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Abstract

This article is a continuation of the recent paper [21] by the first author, where off-diagonal-decay
properties (often referred to as ’localization’ in the literature) of Moore-Penrose pseudoinverses of
(bi-infinite) matrices are established, whenever the latter possess similar off-diagonal-decay properties.
This problem is especially interesting if the matrix arises as a discretization of an operator with respect
to a frame or basis. Previous work on this problem has been restricted to wavelet- or Gabor frames.
In [21] we extended these results to frames of parabolic molecules, including curvelets or shearlets as
special cases. The present paper extends and unifies these results by establishing analogous properties
for frames of a-molecules as introduced in recent work [22]. Since wavelets, curvelets, shearlets, ridgelets
and hybrid shearlets all constitute instances of a-molecules, our results establish localization properties
for all these systems simultaneously.
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AMS Classifiers: Primary 41AXX, Secondary 41A25, 53B, 22E.

1 Introduction

This article, which is continuation of our earlier work [21], studies off-diagonal decay properties of Moore-
Penrose pseudoinverses AT of symmetric (bi-infinite) matrices A = (Ax x/)x,vea, with A a discrete index
set. More precisely, our results are of the following general type: assume that A is localized, in the sense
that

(1.1) Ay | < Cwo(AWN)™N forall A, N € A

with respect to some nice function w measuring the distance between the indices. Then the Moore-Penrose
pseudoinverse of A satisfies the analogous inequality with a different constant C' and a parameter N* < N
which we describe explicitly.

Typically A arises as a Gram matrix A = ({¢)y, 1!;,\/>H)/\7 ven of a frame (¥x)rea of a Hilbert space H.
In that case the Moore-Penrose pseudoinverse A1 corresponds to the Gram matrix of the canonical dual
frame of (x)aea. Hence, localization properties of A% provides useful information about the canonical
dual frame. For more information regarding frames we refer to [11]. For a more detailed motivation of the
problem that we consider in the present paper (for instance in the context of operator compression) we
refer to our earlier work [21].

The ’localization problem’ as described above has been studied in several contexts, see [1, 3, 4, 2, 7, 5,
6, 18, 15, 12, 30, 31, 13, 26, 17, 28]. In these works the index set A arises as a sampling set for either Gabor-
or wavelet frames. In both cases there exists a canonical index distance function w for which localization
results have been established in the aforementioned works. Recently, these results have been extended to
anisotropic frame systems such as curvelets [10] or shearlets [29], and more generally parabolic molecules
[23].

The present paper extends and unifies these results. More precisely, we shall prove localization results
for index distance functions w which are associated with frames of so-called a-molecules as introduced in
[22]. The notion of a-molecules includes wavelets, ridgelets [9, 19], shearlets, curvelets, parabolic molecules
and a-shearlets [27] as special cases. Consequently, the results of the present paper are applicable to all
these systems at once.

Outline. We proceed as follows. In Section 2 we provide an abstract framework for index distance
functions in which localization results can be established. The main result of this section is Theorem (2.14),
which states that, if an index distance function w satisfies certain properties, then localization of a matrix
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A in the sense of (1.1) implies a similar property for its Moore-Penrose pseudoinverse AT. To further
motivate the importance of localization properties we also provide several results stating that localized
matrices are automatically bounded on a wide class of weighted P Banach spaces.

Then in Section 3 we apply the abstract framework of Section 2 to specific index distance functions,
namely those associated with frames of a-molecules as introduced in [22]. More precisely, we verify that
those index distance functions satisfy the assumptions of the abstract theory developed in Section 2 and
hence provide localization results for the whole class of a-molecules.

We collect some auxiliary results in Appendix A.

2 Abstract Framework

In the present section we set the abstract framework which we later apply in Section 3 to establish
localization results for frames of a-molecules.

Subsection 2.1 below starts by introducing the kind of index distance functions w with which we are
working. We consequently define the Banach space of localized matrices, for which a submultiplicativity
property is established in Theorem (2.7). This property provides a key technical tool to prove the main
result of the section, namely Theorem (2.14). In Subsection 2.2 we show that localization with respect to
such index functions implies boundedness on a large range of weighted ¢P spaces. Finally, in Subsection 2.3
we establish Theorem (2.14), which states the localization of the Moore-Penrose pseudoinverse of matrices
which are localized with respect to w as introduced in Subsection 2.1. Most of the material in this section
is well-known. Using the proof techniques developed in [21], Theorem (2.14) is not too hard to establish.
The difficult part of the present paper is contained in Section 3, where we shall verify that canonical index
distances associated to a-molecules fit into the abstract framework developed in the present section.

2.1 Basic Notions

We shall prove a localization result in a general framework which we describe in the present section. Here
we introduce the notations and definitions which we shall use, starting with the following definition of an
index distance function.

(2.1) Definition. Let A be a discrete index set. An index distance is a function w : A x A — [1,00)
such that there exist constants Cs, Cr > 1 with

(i) w(A,A) =1forall A € A;

(il) w(A,N) < Csw(N,A) for all A, N € A;

(ili) w(A,A) < Crw(A, X )w(N',X) for all A, N, N € A.
(2.2) Definition. We say that A is separated by w if

o '
Ch = /\I;IEIUJ()\,A ) > 1.
(2.3) Definition. Let K > 1. We say that w is K-admissible if

C,, := sup wA M) < 0.
sup 2 W)

(2.4) Remark. The pseudo-symmetry property (2.1)(ii) is not strictly necessary. However, our exam-
ples of index distance are all pseudo-symmetric in a natural way, and this allows to state the Schur type
condition (2.3) in any fixed order of the indices. Furthermore, one can always replace w(A, \) with its sym-
metrization w™ (A, X) := 2 (w(A, N)4+w(N, )): ifw enjoys (2.1)(i) and (iii), (2.2) and (2.3) with constants
Cr, Ca and C,, then w™™ will enjoy the same properties with constants 2C, infy.x w™ (A, X) > Cy
and supyep Do yep WV N)TE < 2K,

On the contrary, the pseudo-triangle inequality (2.1)(iii) is technically crucial.

Having introduced the required properties of an index distance function we now define the Banach
space of localized operators.



(2.5) Definition. Let w be an admissible index distance and N > 1. A matrix A € C**? is said to be
N-localized (with respect to w) if [Ax x| S w(A,N)™N for all A\, € A. We define By as the space of all
N-localized matrices,

By :={Ac TN 1Ay v Sw\LN)TY forall A, N € A},
with associated norm

|Allgy :=inf{C >0: [A\ x| < Cw(N\, )~ Nfor all A, X € A} = sup w(A, )\) | Ax x|
P =

Notice that By C By as N > M. We next show that By is complete.
(2.6) Proposition. The set By constitutes a Banach space with respect to the norm || ||, -

Proof. Take a Cauchy sequence (A,) in By. This means that w?™ (4,) is uniformly Cauchy. Moreover,
(A,,) is pointwise Cauchy, since

‘An()‘v )‘/) - Am()‘v )‘/)l < HATL - AmHBNw()" )‘/)_N

Hence (A,,) converges pointwise to some A € C*. Now w” (A,) converges pointwise to w™N A, and it is
uniformly Cauchy, therefore it converges uniformly to w™¥ A. Then, since sup w™ A,, < oo for all n, we also
have supw™¥ A < 0o, namely A € By. O

We close this subsection with the following result regarding the action of By; on By, whenever M is
sufficiently large, made possible by a submultiplicativity property of the By-norm. This result is crucial
for the proof of our main Theorem (2.14). Notice that, unlike [21, Proposition 2.13], it is not required that
Cs =1 or AB be symmetric.

(2.7) Theorem. Let A be a discrete set, separated by a K-admissible index distance w. Let A € Bnyp,
with L > max (2NlogcA CT,QK), and B € By. Then AB € By, with

[ABlay < (14 Co)l[AllBy,.|1BllBy-

Proof. We have

|(AB))\,)\’| = | Z A)\’)\/IB)\//7>\/|

AHEA
S W) TN TRV V)TN by (2.5)
)\//GA
_ w(/\7 )\)—N— Z )\// w(/\//, )\/)_N
)\//#)\
+ O wWN) TV TRV X) TN by (2.1)(1)
k”;ﬁ)\
Z )\// )\// )\/)]_NOJ(/\,)\H)_L
k”;ﬁ)\
wX) TN+ OV M) TN D T wW X)) T by (2.1) ()
)\//#)\

_ w()\’ )\/)—N 1+ CTN Z w()\7>\//)—L/2w()\7)\//)—L/2
A#£N

WX (10N et T N TER | by (2.2)
PUEDN

wAN) TN (14 > wN)E? ) as L>2Nlogg, Cr
PXESN

wLN)N(1+C,)  as L>2K, by (2.3). O



2.2 Localization implies Boundedness

One important feature of localization is that it implies boundedness on a large class of weighted ¢P spaces.
A classical instance of this type of results are boundedness results for Calderon-Zygmund operators on
Besov spaces, which can be shown by representing the operators in a wavelet basis and using localization,
together with the fact that Besov space norms can be characterized in terms of weighted ¢ norms of
wavelet coefficients [16]. As another example we mention Fourier integral operators which can be shown
to be localized if represented in a frame of parabolic molecules [21, 14]. Consequently, such operators are
bounded on the associated functions spaces, as described e.g. in [8].

In the present section we establish results stating that localized matrices always induce bounded oper-
ators on weighted (P spaces, whenever the index distance w satisfies certain admissibility properties.

Given a weight function w : A — (0, 00), for p € (0, 00] we define the weighted ¢P spaces

P (A) :={a e C":aw e P(A)}
with weighted norms
lallpw := llaw]p,

where we write aw = (a(A)w(A))aea. We recall the following weighted version of the Schur test ([24,
Lemma 4]).

(2.8) Lemma. Let A € CA*2. For wi,wy : A — (0,+00) and po € (0, 1], consider the Schur conditions

(2.9)a Z wa (A)PO[A Ny [P0 < CPOwq (AP0 for some Cy > 0,
A€EA

(2.9)b Z | Ay jwi (V)1 < Cowa (M) for some Cy > 0,
NeEA

and define the formal matriz operator

(Aa),\ = Z A)\7)\/CL,\/ a € (CA.
ANeA

Then:

(a) if A enjoys (2.9)a, then it is bounded from (%, (M) to L% (A) for all p € [po,1];

(b) if A enjoys (2.9)b, then it is bounded from €3 (A) to Ly (A);

(c) if A enjoys (2.9)a and (2.9)b, then it is bounded from €5 (A) to €% (A) for all p € [po,oc].

In each case, |Allg e, < C’ll/pCzl/p/ for p € [1,00] (where 1/p +1/p’ = 1 and 1/oo = 0), and
[Aller, —en, < C1 for p € (po,1].

Proof. First notice that, if (2.9)a is true for pg € (0,1], then it holds true with py = 1 by the p-triangle
inequality. Further

Po

[Aal2e = > 1> Axrax

AEA [N EA

< Z Z | Ax [P [a [Powg (A)P0

AEA N EA

= > fan P Y wa (M) Ay [P0
NeA AEA
< OP Y fan[Pows (N
RXASHN

= CT°llallpg w, -

WQ(A)I)O




Therefore, the interpolation theorem ([25, Corollary 2.2]) yields item (a). Now, assuming (2.9)b we can
estimate

| Aalco.w, < sup Z | Ax v [lax [wz ()
AEA NTEA

= supwa(\) Z |Ax v [wi () Hax jwe (X)
AEA MNeEA

< supwa(A) Y [Axxwi (V)7 sup Janwi(X)
AEA NeA A EA

< Cy supwa(A)wz(A) ™! sup [ax|wi(\)
AeA NeA

= Callallcow, s

whence we obtain item (b). Finally assume both (2.9)a and (2.9)b. Then, by the interpolation theorem
([25, Corollary 2.2]), items (a) and (b) imply item (c).
The estimate for [|Alzz ez with p € (po,1] follows from [25, Proposition 1.1, Theorem 2.4], inter-

polating between py and 1. As for the case p € [1, 00|, the bound follows easily by applying the Holder
inequality, (2.9)b and (2.9)a with po = 1 (see [24, Lemma 4]). O

If a matrix A € CA*A decays with respect to some bounding function (e.g an index distance),
[Ax x| SwA )Y,
one can test the boundedness of A by testing estimates of the form
oW VWA TS WP V), YT e X)W Y) Swa (),
AEA NeEA

which imply conditions (2.9) for N sufficiently large. In oder to give a precise statement, we introduce the
concept of admissibility with respect to two weight sequences wi,ws and a root pg.

(2.10) Definition. Let wi,wy : A — (0,+00), po € (0,1] and K > 1. An index distance w is called
(w1, wa, po, K)-admissible if

3T WE (Nw(A ) TPE < oot (X), 3w N) T Fw (V) < Cowy L),
AEA MeA
for some Cy, Cy > 0.

Note that, thanks to property (2.1)(ii), K-admissibility as defined in (2.3) is equivalent to (1,1, 1, K)-
admissibility as defined in (2.10).

(2.11) Proposition. Let w be a (wq,ws, pg, K)-admissible index distance. If A € By for some N > K,
then it defines a bounded operator from €%, (A) to L% (M) for all p € [po, oc], with
|Aller, ez, < C17C"" Al p € [1,00],
[Alleg, »ez, < CillAllsy - p € (po, 1].
If w is K-admissible, then A defines a bounded operator from ¢P(A) to £P(A) for all p € [1, 0], with
|Aller o0 < C5"7Cul| Al p € [1, 00].

Proof. The proof follows directly by applying Lemma (2.8). O

2.3 Inverse Closedness

For several applications it is important to know the localization properties of the operator A~!, assuming
that A, restricted to its image, constitutes an isomorphism A : £2(A) — ¢2(A). For instance, as we have
seen in the previous subsection, if it can be shown that A~! € By for sufficiently large N one can deduce
the boundedness of A~! on a large class of sequence spaces. Except for very special cases of w it cannot
be expected that A~! € By if A € By. However, we shall show that the Moore-Penrose pseudoinverse
AY € By+ whenever A € By, where NT < N, depending only on w and the spectrum of A. Moreover,
this dependence will be made completely explicit.
We now describe the spectral assumption on A, which we shall impose in our analysis.



(2.12) Definition. The matrix A viewed as an operator from ¢?(A) to itself possesses a spectral gap if
there exist numbers 0 < a < b < oo such that

02 (A) C {0} U [CL, b]a
where o5 (A) denotes the £2(A)-spectrum of A.

It A is symmetric and possesses a spectral gap we can define its Moore-Penrose pseudoinverse AT which
satisfies the normal equations

(2.13) AZAT = A
Having stated all necessary definitions we can now state our main result.
(2.14) Theorem. Assume that A € By, with
(2.15) N>K L >max(2Nlogs, Cr,2K)
is symmetric and possesses a spectral gap, e.g.,
o9(A) C {0} U a,b)].

Then with AT denoting its Moore-Penrose pseudoinverse we have

AT € By+

with

—1
2
log (1+ 3wllAlE,,, (1+C.)°)

log (42

Proof. The proof goes exactly as the proof of [21, Theorem 2.12], using our submultiplicativity result,
Theorem (2.7). O

(2.16) Nt=N|[1-

3 Application to a-Molecules

We intend to apply the general results of the previous section to the study of a-molecules [22]. This
class of systems includes as special cases wavelets, curvelets, shearlets, hybrid shearlets and ridgelets,
therefore our results will allow us to gain localization results for all these systems simultaneously. We
proceed as follows. In Subsection 3.1 we describe the index distance w which has been introduced in [22]
and which is defined on a contiuous phase space P. Then we prove that this function w satisfies all the
assumptions of Definition (2.1). This turns out to be the most technical part of this work. Then, only
later in Subsection 3.2 we briefly introduce the notion of c-molecules. In a system of a-molecules, every
function is associated with a point in the phase space P and therefore every such system is associated to
a discrete sampling set A C P. We discuss two canonical choices of A in detail: so-called curvelet-type
systems in Subsubsection 3.2.1 and so-called shearlet-type systems in Subsubsection 3.2.2. In both cases
we show that the index distance w restricted to A is separated and admissible. In summary a-molecules,
together with the index distance introduced in [22], fits into the abstract framework developed earlier in
Section 2. As an application we present localization for canonical duals of frames of a-curvelets (Theorem
(3.17)) and «-shearlets (Theorem (3.23)).

3.1 Index Distance

Before we describe the notion of a-molecules we start by defining the corresponding index distance w, and
show that our main result can indeed be applied to this index distance. Roughly speaking, a-molecules can
be associated with a scale, an orientation and a location. Therefore we first define a contiuous parameter
space P as the product

(3.1) P:=R, x S xR2



The parameters in P will be denoted by p = (s,6,2), p’ = (s/,6',2'), and so on. We also define, for each
a € [0,1], the function

(3.2) We := M1 +dy),
where

M(p,p’) :== max(s/s’,s'/s)

do(p,p') := min(s, s )220 — 0'|> 4+ min(s, s')2*||z — 2'||*> + min(s, s')|(x — 27, e)],

eg being the “co-direction” (cos@,—sinf). We shall often adopt the abbreviations Af := 6 — ¢’ and
Ar:=z—x'.

(3.3) Remark. This definition of w,, differs from the one presented in [22], where the last term of d, (p,p’)
is replaced by

min(s, s')%[(Ax, ep)|?
1 + min(s, s")2(0-)|AQ|2"

However, an application of the inequality of arithmetic and geometric means yields

min(s, s')%[(Ax, ep)|?
1 + min(s, s')2(1—a)|Af|2
2
_ <¢1 +min(s,3/)2(1a)|A9|2>2 . < mins, ) (A, )| )
/1 + min(s, s')20-2)|Af)2
min(s, s')|(Ax, ep)|
V/1+ min(s, s')20-2)|Af]2

1+ min(s, s')21=9| A9| +

> 2\/1 + min(s, s’)2(1=®)| Af)|?

— 2min(s, )| (Az, eg)];

then, if we call @, the index distance introduced in [22], we have @, > 2w,. Now, the key concept to
preserve here is almost orthogonality (see [22] for details), and this inequality shows exactly that systems
which are almost orthogonal respect to w, are still almost orthogonal respect to w.

Also note that, for suitable choices of the parameters, w; corresponds to the wavelet index distance,
whereas wi returns the curvelet-shearlet index distance studied in [21].

The restriction of w, to any discrete index set A C P describes an index distance as we show in the
next result.

(3.4) Proposition. w, is an indezx distance for all o € [0,1] and all discrete index sets A C P. The
resulting constants obey Cs < 2 and Cr < 4.

Proof. For ease of notation, we shall avoid to specify the index « in w,. It is apparent that w is 1 on the
diagonal, that is property (2.1)(i). We next prove properties (2.1)(ii) and (iii).
(2.1)(ii). Notice that the only non symmetric term in w(p,p’) is min(s, s')|{Ax, eg)|, so it sufficies to
show that [(Ax, eg)| < min(s,s’) " d(p’, p). Since
[(Az, e9)| < [(Az, e)| + [(Az, e0)| < (A, e0) — (Az, e )| + 2[(Az, eqr)],
it remains to estimate

[(Az, e9) — (A, egr)| = [(Ax, €9 — egr)| < leg — e[| Az].

By prosthaphaeresis

0—0¢ 0+ 0+ ¢
egeg/(cos@cos@’,sin@sin@’)28111( 5 >(sin< i >,cos< + )),

2 2
. <00')‘ ‘00’
sin <2
2 2

then

lleo — eor|| =2 =10—0.




Therefore
[(Az,e) — (A, eqr)| < |A]||Az]|
= min(s, s')*/2~*|Af| min(s, s")* /2| Az||
< %(min(s, s")172%| AB|? + min(s, )% 1| Az]|?)
< %min(s, s") " td(p, p')

by the inequality of arithmetic and geometric means. Thus we get (2.1)(ii) with bound Cg < 2.
(2.1)(iii). We shall write indices 01 for the expressions evaluated in (p,p’), 02 for (p,p”) and 21 for
(p”,p"). The letter sg; will be a short for min(s, '), and similarly with regard to sg2 and sa;.
Well then, we have to show that wg; < Cwpswsy for some constant C' > 1. Write
wor = Moy (1 + dor)
= Mo (1+ sgfzaAéﬂ + 820 Ax? 4 s01|(Az, e0)))
= MOl(S(Q);QaA@Z + S(QJ?A.%‘2) + M01(1 + 801|<A$, €9>D .

=:A =:B
We shall prove that
(3.5) A < 2Moa Mai (doz + da21) < 2woawo,
(3.6) B < 2MoaM>1(1 + dog + d21 + doad21) = 2woawar,

so that wg1 = A + B < 4wgows, as we claim.
In order to verify (3.5) and (3.6), we first observe that w is translational invariant, namely

w((s,0,x),(s,0,2") =w((s,0,x +1),(s,0,2 +1)) VteR?

and therefore we can set x = 0. Moreover, we can work in coordinates ey, eé, so that eg = (1,0) and 6 = 0.
Coordinates for 2’ and x” are called (x1,y1) and (2, y2), respectively. With this choices we have:

dor = s37 210" [* + 553 (lz1* + |y1 [*) + s01 |21,
doo = 35 2*10" 1> + 555 (|22]? + [y2*) + s0alal,
doy = 8572%10" — 012 + 838 (|o2 — 211> + |y2 — y1?) + s91| cos 0" (w2 — 1) + sin 0" (ya — y1)|-
Let us start with (3.5). We estimate
Moisgy 210> < 2(Morsgy 210" + Moy sg; 210" — 6'%)
< 2(Moy Mo sg5 210" |* + Moo Moy s37 216" — 6'[?)

by Lemma (A.1) (just exponentiate the appropriate inequality to use it in multiplicative form). Likewise
we have

Morsg||2'||* < 2(Moysgslla” || + Moysgs || — 2'|1%)
< 2(Moa Moy s || || + Mog Moy 537 [|2” — 2'||?),

again by (A.1) (in multiplicative form). Thus we get (3.5).
Now we move on to (3.6). One has

B = Moy1 + Moisor|z1| < MoaMay + MoiSot|z1];

then, if we show that
Moyiso1|r1]| < MogMa1[1 + 2(doz + d21 + do2da1)],
=L =R
we have (3.6). First notice that

max(s,s’) . ,
= WS:S/) mln(s,s )|$1|

= max(s, s')|z1].

Our estimates for R depend on how large is the angle 8”. We shall occasionally write sg12 for min(s, s’, ).



6| > /4. We have
R > Moz Moy [1 + 2(so2|2| + s55 20" 2555 |22 — 1[%)]

2
> Moo Ms1[1 + 2(spz2|z2| + 16 — 825252 g — 21]%)]

> MoaMai[1 + 2(s012|@2] +Z 16 5012|$2 )] =: R'.
Dividing by MysMs1, we have that R > L if
2 max(s, s
1+ 28012|£C2| + §8312|$2 - £L'1|2 > M02(M21) |£C1|
But
max(s, s) — max(s, 5') min(s, s”) min(s”,s’)
Moz Mo, max(s, s”) max(s”,s’)
max(min(s, s”), min(s”, s’)) min(s,s’,s”)

/!
= max(s, s
x(s,5) min(max(s, s”), max(s”,s’)) max(s,s’,s")

min(s, s’, s")

< max(s, s') by Lemma (A.2)

o mm(S L )
< maX(S,S y S ) m

= min(s, s’,s”) = so12,

whence R > L provided that

2
7
1+ 2alzs| + §a2\x2 —x1]? > alzy]

for every a > 0 and x1,x2 € R. It is actually equivalent to show this for a = 1, since we can always
replace (z1,22) with (az1, azse). By the usual triangle inequality, we have

|z1] < |m2 — 21| + |22].

Now, if |zg — 21| > 1, then |z — 21| < |22 — 21|? and we are done. Otherwise |xo — 21| < 1, and we
are done as well.

|60”] < w/4. We have

R > Moz Mai {1+ 2[soz|a2| + s21| cos 0 (w2 — 1) — sin 6" (y2 — y1)| + 552 210" * 557 |y2 — w1]*]}
> Moz M1 {1 + 2[so12]@2| + so12] cos 8" (w2 — x1) — sin€” (y2 — y1)| + s51210" [ |y2 — 11 [*]}
> Moo Moy {1+ 2[so12|z2| + so12(cos 0 |wg — x| — sin [0”||y2 — y1|) + s81210”1*|y2 — 11]*)]}
> Moz Ma1 {1 + 2s012| 22| + V2s012|22 — 21| — 25012 80 [0”|[y2 — 11| + 258,210”[*y2 — 31 [*}
= Moz Mo (1 = 25012810 |0”||y2 — y1| + 2551210"[*|y2 — v1[*)

=R,

+ Moz Mai (25012|72| + \@3012|$2 — 1)
> Moa M1 Ry + Moz Maysoia(|z2| + |22 — 21]) -

=:Ro

In Ry we can regard sp12 as any a > 0, and we can actually set @ = 1 by replacing (y1,y2) with
(ay1,ayz). Thus we get a polynomial in |y — y1| with discriminant

A/4 =sin? 0" — 20" > <0,

whence R; > 0. It follows that R > Rs.



On the other hand, we have

: / 1
Moz Ma1s012 = — min(s, s’, s”)

B
)
X
Jay
fn
S
=
B
B
)
X
—
\EIJ
=
5
Jay
CIJ\
o

Il
» | w

=
=}
—~
B
Q
Ja
—
»
N
=
B
I
ol
—
o,
\'Cn
—
~—

whence
Ry > max(s, s")(|ra| + |72 — 21])
> max(s,s')|z1| =L
The property (2.1)(iii) is finally proven, with constant bound Cr < 4. O

(3.7) Remark. Following [21], one may think to write wq (p, p’) = max(s, s')(1+min(s, s')da(p, p')), with
do(p,p') := min(s, s')172*|A|? + min(s, s') 2| Az||? + [(Az, ep)],

and check the assumptions made in [21]. It turns out that all the hypothesis are satisfied, except for the
very important pseudo-triangle inequality

da(p,p') S da(p,p") +da(p”.p),

which is true if and only if @ = £. To see this, begin by fixing o € [0, 3), so that 1 — 2a € (0,1]. For any
C > 1 pick
s=45 > Cl/(172o¢)7 s = 1, 0 — 0’ 9 — 0" ?é 07 =g = = 0,

whence we obtain

do(p,p') = s'7240"% > 002 = Cdo(p,p") = C(da(p,p") + da(p”, D).

Similarly, if o € (3, 1], 20 — 1 € (0,1], for any C > 1 we can set

S:S/>Cl/(2a_1), S/I:L 9:0/:9//:0’ r=0, x’:x”:(O,y);ﬁQ

whence

do(p,p') = sy > Cy? = Cdu(p,p”) = Cldalp.p") + da(®”. D).

3.2 «-Molecules

We now introduce the notion of a-molecules as in [22]. There, a-molecules are defined as systems of
functions (my)aea, where each my € L?(R?) has to satisfy some additional properties. In particular, each
function m) will be associated with a unique point in P, which is done via a parametrization as defined
below.

(3.8) Definition. A parametrization consists of a pair (A, ®,) where A is an index set and @, is a
mapping
o A — P
A A = (S)\,e)\,x)\)
which associates with each A € A a scale sy, a direction 0 and a location x.

With slight abuse of notation, below we shall confuse A with the image ®4(A), and w with the pull-back
wo®dy.
Let

s 0 cos —sinf
(3.9) D = (0 sa) ’ Ry := (sin@ cosd )

denote respectively the anisotropic dilation matrix associated with s > 0 and « € [0,1] and the rotation
matrix by an angle § € S*. Now we have collected all the necessary ingredients for defining a-molecules.
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(3.10) Definition. Let (A, ®,) be a parametrization and R, M, Ny, N > 0A family (my)rea C L?(R?)
is called a family of a-molecules with respect to (A, @A) of order (R, M, N1, N2), if it can be written as

my(z) = sg\Ha)/za(A) (Ds, Ro,, (z — z1))

such that
B~ (M) : -1 —(1-a) M —Ni —No
09 ()] 5 min (1,57 + Jeal + 5, Vleal) (€D ()N for all 18] < R

The implicit constants are uniform over A € A.

It is instructive to look at some special cases. For instance the case o = 1 corresponds to wavelet-type
systems, whereas the case o = % corresponds to parabolic molecules [23], which include curvelets [14] and
shearlets [29]. The case o = 0 corresponds to ridgelet-type systems [20, 9]. The systems with « € (0, %)
have been called ’hybrid’ systems. Such systems, together with their approximation properties, have been
studied recently in [27].

Systems of a-molecules are useful for the decomposition and reconstruction of functions f € L?*(R?) in
a numerically stable fashion. To this end it is required that a system (my)xea constitues a frame in the

sense that there exist constants 0 < a < b < oo such that

(3.11) @[ famey < D1 ma) 2| < O SlI7a ey for all f € LA(R?).
AEA

If (3.11) holds true, there exists a canonical dual frame (7)) ea satisfying

f= Z(f, M) L2(R2)MA = Z(f, ma)rz@zymy  for all f € L*(R?),

AEA AEA

see e.g. [11]. Unless a = b, in which case my) = a~2m,, the canonical dual frame is not in general
explicitly known. Nevertheless, for a number of applications it is important to study its structure, in
particular its similarity or dissimilarity to the primal frame (my)xea. Again we refer to [21] for more
detailed information. Crucial in this respect is the localization property which we define next.

(3.12) Definition. We say that a system (my)xea is N-localized (with respect to the index distance
(3.2)) if such is its Gramian, that is

((m,\,mA’>L2(R2))>\,>\’eA € By.

Notice that w, provides a measure of the off-diagonal decay of the Gramian. In the following we shall
study conditions under which the dual of a frame of a-molecules is localized, provided that such is the
primal frame.

In order to apply the machinery of Section 2 we first need to observe a couple of facts.

(3.13) Lemma. Given a frame (my)axen C L2(R?) with frame constants a,b, the associated Gramian
possesses the spectral gap

02 ((<m)\amA’>L2(R2))>\’>\,€A) c {0} U[a,b].

Furthermore, the Moore-Penrose pseudoinverse of the Gramian ((mx,mx)r2®2))axen is given by the
dual Gramian ((Mx, M) £2(R2))AN€EA -

Proof. [21, Lemma 3.3]. O

In view of Lemma (3.13), if we can show that the index distance w,, restricted to a suitable discrete index
set satisfies the assumptions of Section 2, we can directly appeal to Theorem (2.14) to deduce localization
results for the dual frame. The verification of these latter properties is the subject of the remainder of this
section. In particular we shall consider curvelet-type and shearlet-type sampling sets below.
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3.2.1 Curvelet-type Parametrization

We start by considering curvelet-type parametrizations which arise by discretizing the scale parameter on
a logarithmic scale and the directional parameter uniformly in polar angle (see [22] for more details). We
show the admissibility and the separatedness of the resulting parametrization, which allows us to directly
appeal to Theorem (2.14).

(8.14) Definition. Let o € [0,1] and g > 1, 7 > 0 be some fixed parameters. Further, let (L;);en
and (7;);en be sequences of positive real numbers, with v, =< g~7(1=®) i e. there are constants C,¢ > 0
independent of j such that cg=/(1=) < v < Cg=0-2) and L; S ¢?(1=%) An a-curvelet parametrization
is given by an index set of the form

AS={(j,l,k) e NxZxZ*:|l| < L;}
and a mapping ‘
D(N) = (s, 0, 22) := (¢, 175, Ry ' Dy 7k).

The parameters g > 1 and 7 > 0 are sampling constants which determine the fineness of the sampling
grid, g for the scales and 7 for locations.

Our next goal is to prove that the index distance w, which arises from a curvelet-type parameterization
separates the index set A¢ and is admissible as defined in Subsection 2.1. We start by proving separatedness
below.

(3.15) Proposition. The index set AS, is separated by w, with
Che = min{g, 1+ A 1+72 1471},
where ¢ = /\ien/\f; g7 (A=),
Proof. Let A, N € A, X\ £ XN. If j # j/, then
w, N = g =14 d(n ) > g.
Thus we can suppose j = j’, so that w(A, X)) =1+ d(\, \). Now, if | # 1’ we estimate
1A0L2 = |1 — l’|2’yjz > 2| - [/2gI220) > (2g-i(2-20)
whence
WM N) > 14 P20 g=i(2=20) — 9 4 (2
Thus we can finally suppose j = j/, I =1' and k # k’. If ko # kl, we estimate
1Az |* = || Ry, DL (k — K12

=7°||D (k — K|

=72lg7 2 (k1 — ky)® + g7 (ke — k3)?)

> 729792 (kg — kp)?

> 7297 9%,
whence

w\N) > 1+ r2giteg=ite — 1 4 72,
Otherwise, if ko = k} and k1 # k] we estimate
[{Azx,e0,) = g7 T(ki — k)| = g7/ 7|k — ki > 977,

whence o

wAMN)>1+¢7g7r=1+T. O

Next we examine the admissibility of w, restricted to A¢,. This property has actually been verified in

[22] and we arrive at the following result.
(3.16) Proposition. The index distance w, on AL, is 2-admissible for all o € [0, 1].
Proof. [22, Proposition 3.6]. O

We can finally apply our machinery to obtain the following localization result for a-curvelets.

(3.17) Theorem. Assume we have an a-curvelet frame which is (N+L)-localized with respect to w,, with
N and L satisfying (2.15). Then the dual frame is N -localized, with Nt given by (2.16).

Proof. Just apply Theorem (2.14), taking into account Lemma (3.13). O
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3.2.2 Shearlet-type Parametrization

This subsection studies the admissibility and separatedness of so-called shearlet-type parametrizations as
introduced in [22]. This paramatrization discretizes the directional parameter uniformly in slope rather
than in angle, which is advantageous for digital implementations. This is done by means of the shear
transformation

(3.18) St = <(1) i) )

which replaces the usual rotation Ry with ¢ = tan6.

g > 1 and 7 > 0. Further, let (L;);cz and (1;),cz be sequences of

(3.19) Definition. Let o € [0, 1],
J(1=2) and n; =< g 7(=2) " An a-shearlet parametrization is given by an

positive real numbers with L; < g
index set of the form

AS = {(j,l,k) €ZXZxZ*:|l| < L;}

and a mapping
(N := (1,0, 22) = (g7, arctan(ln;), S;,L o, DI1TE).

tan @y sx

(3.20) Remark. We may suppose to work with a scaling function and thus consider only positive scales j €
N, but this would require additional notation and inessential slight complications on the paramatrization.
Anyway, all the arguments go through with or without scaling functions.

Similarly to the a-curvelet case, we first prove that w, separates AJ,.
(3.21) Proposition. The index set AS, is separated by wq, with

Crs, = min{g, 1+ A1+ C*) 2 1+ 72,1+ 7(1+C%) 71/},

where ¢ = inf 1,;g?(1=*) and C = sup L;n;.
AEAS N/

Proof. Let A, N € A, X\ £ X. If j £ j/, then
W) = gh L+ dN) > g.

Thus we can suppose j = j', so that w(\, X)) = 1+ d(\, XN). If I # I’ we estimate |Af,|?. By the mean
value theorem we have

2
1
|AG5|* = | arctan(in;) — arctan(i'n;)|* = n3|l — I'|? <1 +§2)

for some &, || < |max(l,1")|n; < Ljn; < C, so that
‘A9A|2 > CQQ—j(Q—Qa)U _ l/|2(1 + 02)—2 > 029—_7'(2—2(x)(1 + 02)_2,

whence
w()\’ )\I) Z 1 + c2gj(2—2a)g—j(2—2a)(1 + C2>—2 — 1 + 02(1 + 02)—2-
Thus we can finally suppose j = j/, I =" and k # k’. If ko # k), we estimate

|AzA|? = (1S, Dyt (k= k)|
=7H[g77 (k1 — k}) — Injg ™7 (ke — K3)]* + g7 7%* (ko — k5)*}
> 729772 (kg — kb)?

> g%

whence
WA N) > 14 r2gi2og=i2e — 1 4 72,
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Otherwise, if ko = k} and k1 # k] we estimate

[(Azy, e9,)| = \g_jT(kl — ki) cos 6]

=g 97|k — k]| cos O

= g~ I7|ky — K} cos arctan(ln;)
1

/14203

> g lT(1+ OV

=g 77|k — K|

whence

WAN) 21+ gg (L4 C?) T2 =14 7(1+C%)7 12 O

Finally, it only remains to see the matter of admissibility. As before, we refer to [22].

(3.22) Proposition. The index distance wo on A, is 2-admissible for all a € [0, 1].

Proof. |22, Proposition 3.6]. O

We conclude by stating the corresponding localization result for a-shearlet frames.

(3.23) Theorem. Assume we have an a-shearlet frame which is (N+L)-localized with respect to wy, with
N and L satisfying (2.15). Then the dual frame is N -localized, with Nt given by (2.16).

Proof. Just apply Theorem (2.14), taking into account Lemma (3.13). O
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Auxiliary Results

(A.1) Lemma. For allt,t’,t" € R and 8 < 2,

[t —t'| + Bmin(¢,t") < |t —¢"| + [t —t'| + Bmin(t, ', t");

if B €10,2], then

min(t, ")

t—t'|+ Bmin(t, t) < [t —t"|+ |t" = | +
‘ | ﬁ ( I ) — | ‘ | | 6 min(t”,t/)
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Proof. Tf t" > min(¢,t'), then min(¢,¢') = min(¢,¢,¢”), hence Smin(¢,¢') = Smin(t,t’,t”) for any S € R.
Thus the first inequality of the thesis reduces to the usual triangle inequality. But if ¢’ < min(¢,¢’), then
min(t, t') > min(¢, ¢, "), and we need the triangle inequality to counterbalance this effect. Of course we
can suppose t” < t <t so that min(¢,t') = ¢t and min(¢,t',¢”) = . The left term is now ¢’ + (8 — 1)t,
while the right term is ¢’ 4+ + (3 — 2)t”, so that the inequality is equivalent to (3 —2)t < (8 — 2)t”, which
is true for t” <t if B < 2.

If in addition 8 > 0, we have Smin(¢,t',t”) < Sm, where m is either min(¢,¢”) or min(¢”,¢"), whence
then second couple of inequalities. O

(A.2) Lemma. For allt,t',t" € R
max(min(¢,t”), min(¢”, ")) < min(max(¢,t”), max(t",t')).
Proof. We can suppose t < t' and check the left term L and the right term R in each case.
t"<t<t': L=t',R=t.
t<t"<t': L=t",R=1t".

t<t'<t": L=t ,R=t". O
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